DELEGATED DYNAMIC PORTFOLIO MANAGEMENT
UNDER MEAN-VARIANCE PREFERENCES

COSKUN CETIN

Received 24 January 2006; Revised 12 March 2006; Accepted 7 June 2006

We consider a complete financial market with deterministic parameters where an investor
and a fund manager have mean-variance preferences. The investor is allowed to borrow
with risk-free rate and dynamically allocate his wealth in the fund provided his holdings
stay nonnegative. The manager gets proportional fees instantaneously for her manage-
ment services. We show that the manager can eliminate all her risk, at least in the constant
coefficients case. Her own portfolio is a proportion of the amount the investor holds in
the fund. The equilibrium optimal strategies are independent of the fee rate although the
portfolio of each agent depends on it. An optimal fund weight is obtained by the numer-
ical solution of a nonlinear equation and is not unique in general. In one-dimensional
case, the investor’s risk is inversely proportional to the weight of the risky asset in the
fund. We also generalize the problem to the case of multiple managers and provide some
examples.

Copyright © 2006 Coskun Cetin. This is an open access article distributed under the Cre-
ative Commons Attribution License, which permits unrestricted use, distribution, and
reproduction in any medium, provided the original work is properly cited.

1. Introduction and problem formulation

In this paper, we consider a delegated portfolio management problem in a complete fi-
nancial market where a small investor does not have direct access to the risky assets in
an equity market (due to high transaction costs, taxes, or other constraints). So the in-
vestor trades dynamically through a mutual fund by paying an instantaneous fee to a
fund manager. For a recent (and the first to our knowledge) work on the relationship
between fund flows and fund returns in a dynamic setting, one may see Hugonnier and
Kaniel [6] where the investor has a log utility and the manager has an increasing and
strictly concave utility. Our setup differs from theirs mainly in the choice of utility func-
tions for the agents, the extension to the multiple fund managers case, and the explicit
characterization of manager’s strategy. We assume that both the investor and manager
have mean-variance preferences which result in different optimal allocations even in the
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2 Delegated portfolio management

deterministic coefficients case. The fund portfolio weights depend on the preferences of
the manager and influence the value function of the investor. Therefore, investor would
benefit from a competition among multiple mutual funds. Because of the short selling
constraints, investor faces an incomplete market situation, and the quadratic optimiza-
tion techniques using martingale duality or Riccati BSDEs are not easily applicable to
our case. One may refer to Lim [10] for recent applications and shortcomings of Riccati
BSDEs.

In this work, we mainly consider the deterministic coefficients case where dynamic
programming principle (DPP) would apply to the problem of the investor. We show that
given the fund portfolio proportions by the manager, the optimal portfolio of the investor
is a feedback control depending on the wealth of the investor and the fund’s net of the
fees Sharpe ratio. The optimal wealth process is a viscosity solution to the correspond-
ing Hamilton-Jacobi-Bellman (HJB) equation. We characterize the manager’s optimal
strategies (both her own portfolio and the fund’s portfolio) through martingale duality
method thanks to the market completeness. We also provide some numerical examples
with financial interpretation and generalize the results to the case of multiple fund man-
agers.

Throughout the paper, we only consider the case of the fixed fee rate and do not discuss
the optimal compensation contracts and performance fees. We refer the reader to Ou-
Yang [13], Cvitani¢ et al. [4] and references therein for a discussion of such concepts in
the setting of principal-agent problems. In the multiple managers case, we assume that
the investor chooses only one of the managers to minimize his risk. In a more general and
realistic setup, the investor would consider a combination of various managers. However,
this generalization is not discussed here, either.

1.1.Themodel. Let{f;, 0 <t < T} bethe complete g-algebra generated by an n-dimen-
sional Brownian motion B = (By,...,B,) on a probability space (Q, F ,P). Assume that r,
u, and, o are R, R”, and R™*" valued continuous parameters on [0, T'], respectively, such
that 07! and 0 = 0! (u — r1) are uniformly bounded and y, —r>0,1<i<mn,onl0,T].
We introduce the “state price density” process H as H(t) = exp(— fo $)ds)Zy(t),0 <t <
T, where Zo(t) = exp(— [, 8(s)'dB(s) — (1/2) f; |6(s)|?ds) is a strictly positive martingale
and the prime (") denotes the transpose of a matrix. The risk neutral probability measure
PO is given by P(A) = E[14Z(T)] under which the process B°(t) £ B(t) + J, 8(s)ds is an
n-dimensional Brownian motion. The risk-free asset Sp and the n risky assets S;, 1 < i < n,

satisfy

dSo(t) = r(5)So(t)dt,  So(0) =1,

n 1.1
ds;(t) = Si(t) (‘ui(t)dt-f— Z O'ij(t)dBj(t)>, Si(0)=s;,0<t=<T. (L1)

j=1

Then the discounted process S(-) £ S(+)/So(+) with S(t) = (S;(£),...,S,(t))’ is a martin-
gale with respect to P: dS;(t) = S;(t) X.}_; 0y (¢t )dB?(t), i=1,...,n,0<t<T. Wealso
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define LI;([O, T1,R") (resp., LF ([0, T],R")) to be the set of all / -adapted R” valued pro-
cesses u such that E[IOT [u(t)|Pdt] < oo (resp., u is essentially bounded on [0, T]). When it
is clear from the context, we write Lfr (R") (resp., Ly (R™)).

1.2. Dynamics for the fund, investor, and manager. We first study the case of a sin-
gle fund manager who decides both the fee rate and the fund portfolio. Given an n-
dimensional portfolio weight process (dollar proportions) 7(¢) by the manager, the value
of the fund for one dollar invested satisfies

dF(t) = F(t)[r(t) + 7' (t)o(t)0(t)|dt + F(t)n' (t)a(t)dB(t), 0<t<T. (1.2)

Our emphasis in this paper is mainly on the portfolio weight processes for which both
the fund value and the net of the fees Sharpe ratio (7’06 —y)/|0’7|?(t) of the fund are
nonnegative, where y € (0, 1) is the fee rate determined in advance. We will discuss the
significance of such portfolio weights in the next section.

The cumulative discounted fee process ®(t) that represents the market value of the
manager’s compensation for management services is given by ®(t) = [y yexp(— [; r(u)du)
¢(s)ds, where ¢(s) is the dollar amount that the investor keeps in the fund at time ¢ = s.
The investor is allowed to change the amount ¢ in the fund dynamically provided ¢ stays
nonnegative. Given an admissible 7 by the manager and the investor’s corresponding
portfolio ¢™ = 0, the dynamics of the investor’s wealth process can be written as

AW (t) = (Wr + ¢’ 00)(£)dt + ¢’ o()dB(t) — y(t)dt,
1.3
= (Wr—y¢)(t)dt+¢n'o(t)dB’(t), 0<t<T. (1.3)

Remark 1.1. The admissibility criterion can be restricted to the portfolios ¢ for which
the wealth W (t) is bounded from below: W (-) > M, for some M. For a recent work on a
portfolio selection problem under bankruptcy constraint, see [1].

We assume that the investor has mean-variance preferences over the terminal wealth.
His objective is to minimize the variance E[(W(T) — ¢)?] subject to E[W(T)] = ¢ and
c> wexp(fOT r(s)ds). If c < wexp(jOT r(s)ds), he would just invest in the risk-free bond. By
introducing a Lagrange multiplier A > 0, this problem can be written in the form

PO £ inf {E[ (W(T) = ¢)* [ - 2A(E[W(T)] - ¢)§

(1.4)

- gibggfs[(W(T) —(c+N)*] -

that is similar to a portfolio selection problem studied by Li et al. [9].
As being the strategic leader in this setup, the manager decides the fund’s strategy =
as well as her own portfolio . She receives the cumulative fee process [, y¢(s)ds from
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the investor, and her wealth process Wy with Wj(0) = w), satisfies the dynamic budget
constraint

AWy (t) = (Wyr + y,00)dt + yy,0dB(t) + yddt,
(1.5)
= (Wyr+y¢)dt +vy0dB°(t), 0<t<T.

She has mean-variance preferences and her aim is to minimize E[(Wy(T) — car)?] subject
to the constraint E[ Wy (T)] = ¢y with ¢y > wyrexp(— fo s)ds) > 0.

2. Optimal trading strategies

We assume that the agents observe the actions of each other and the fee rate y is constant.
As in [6], the portfolio allocation problem with a single manager can also be viewed
as a stochastic game where the manager is a Stackelberg leader and the equilibrium is
achieved as follows. First, the investor solves his optimization problem given 7 by the
manager. Then, the manager solves her own optimization problem. Finally, she solves for
the optimal fund strategy from her perspective.

Notation 2.1. Let IT denote the set of the bounded deterministic portfolio weights 7z such
that |o’7|~!(+) is bounded on [0, T] and that the SDE (1.2) has a unique solution. Set

2 maob—y A (M00—p\?
020, s (FE ) 1)

for 0 < t < T, where p(t) represents after the fees Sharpe ratio of the fund.

2.1. The investor’s problem. We introduce a new process X as follows:

T
X(HEAN) 2 W(t) — (c+A)exp < - J r(s)ds), 0<t<T. (2.2)
Then the dynamics of X is
dX(t) = (Xr+¢(n'00 —y))dt+¢n'0dB(t), 0<t=<T, (2.3)
T
X(0)=xp=w—(A+c)exp ( - J r(s)ds) <0, (2.4)
0

and the optimization problem (1.4) can be rephrased as follows: consider the cost func-
tion J™(s,x;¢) = E[X™#(T)?] with X(s) = x, and define

V7(s,x) = :;Ilg]”(s,x;@, (2.5)
T(A;7) = V7 (0,x0) — A2, (2.6)

where the initial condition xo = xo(A) in (2.4) depends on A. In the rest of the paper, we
will usually suppress the dependence on A, 77, and ¢, for the simplicity of the presentation.
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Now, fixing A > 0, the value function V(f,x) with the terminal condition V(T,x) = x?

satisfies the HJB equation
0=V, +rxVe+ (1ﬁnf(; {(;5(71'09 —P) Vet %(;52 Ia'ﬂlexx}. (2.7)

This PDE does not necessarily have a smooth solution due to the short selling constraint
¢ = 0. However, we will show below that the viscosity solution to the PDE (2.7) can be
obtained when 7 is restricted to some deterministic portfolio weights.

Definition 2.2. Let é)\” € L7 (R) be an optimal portfolio of the investor for 7 € I1. Then the
set of the feasible fund portfolio weights is defined by [Ty = {m € I1: E (W™ (T)] = c}.

We first characterize the optimal strategy of the investor when 7 € Iy via a viscosity
solution to the HJB equation (2.7). Then, we consider the random parameters case when
7 is a bounded adapted process satisfying p”(¢) > 0.

PrOPOSITION 2.3. Let w € Iy and A = 0 be given, and let p and & be as in (2.1). Define
T T
A(H) = exp (J 2r(s)ds), a(t) = At exp (J (—E)(s)ds), (2.8)
t t

B(1,x) = (—p(t)ﬁ) —(—p(t)x)", 0<t=<T (2.9)

XX

Then the HJB PDE (2.7) has a viscosity solution v(t,x) which is given by

a(t)x?, xp(t) <0,
v(t,x) = P (2.10)
A(t)x?,  xp(t) >0,
and the control {¢(t,X(t)) : X(s) = x, t = s} is optimal for the problem (2.5).
Proof. See Appendix A. O
Remark 2.4. Note that the optimal state process with X(0) = xo < 0 and dynamics
X(r—&)dt—Xpn'odB(t), p(t)>0,
dX(t) = P P (2.11)
Xrdt, p(t) <0

has the unique solution X (t) = x exp(fot(r —(3/2)&)(u)du — fotpﬂ'O‘dB(u)) which is neg-
ative a.s. on [0, T'] when 7 € IIy. Therefore, Proposition 2.3 simplifies to the following.

CoRrOLLARY 2.5. Let 7 € Iy be given. Then the value function V™ (t,x) satisfies

2 0
V(t,x)={a(t)x’ plt) >0, (2.12)
A(t)x*, p(t) <0,
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with the optimal control

$(6,X(1) = (- p(t)X (1)), (2.13)

where a(-) and A(-) are given by (2.8). If p(+) >0 on [0,T], then V(t,x) = a(t)x* is a
smooth solution of the PDE (2.7) with the optimal control gg(t,X(t)) = —p(t)X(1).

Remark 2.6. Since a < A on [0, T], the investor prefers the fund portfolio weights with
p(+) >0 to minimize V(t,x) in (2.12). When p(t) < 0, he does not invest in the fund by
(2.13) and the manager does not get any compensation. So, it is not an optimal strategy
for the manager to choose such fund portfolio weights 7 which are not feasible in the
sense of Definition 2.2, either. Hence, the condition p(-) > 0 is a reasonable assumption
from the perspectives of both agents. These portfolio weights also allow us to extend the
results above to the random parameters case using martingale duality method.

Definition 2.7. The set U of admissible control processes is defined by
U={peLi(R):¢=0,X <0, as. on [0,T] and the SDE (2.3) has a unique solution}.
(2.14)
We then have the following result.

ProrosITION 2.8. Assume that all the model parameters y, r, 0, and 0 are F ,-adapted and
uniformly bounded on [0,T]. Let A = 0 and m € Il with p(-) >0 a.s. on [0,T]. Then the
optimization problem (2.5) has the solution

T
V(5,x) = x2exp (J (2r - E)(u)du) (2.15)
with an optimal control
o(t) = —p(HX(t) >0, a.s., (2.16)
where X satisfies (2.3)-(2.4) and (/A> €.
Proof. See Appendix B. O

Remark 2.9. The martingale duality is a standard tool to characterize the optimal terminal
condition in a complete market setting. The condition p(-) >0 reduces the constrained
optimization problem (2.5) to an unconstrained one (as in the proof of Proposition 2.8).
So the duality argument works as if the investor faces a complete market. For more in-
formation on the theory and applications of martingale duality method, one can refer to
(3,7].

Now, we turn back to the original problem: for any given A € R and 7 € Iy, let T'(A; )
be the optimization problem given by (2.6). Then by (2.12), we get

T(Am) = V(0,x0(1)) — A2 = a(0)x2 — A2 (2.17)
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After substituting a(0) into the formula and using 0 > xyp = w — (¢ + 1) exp(— fO (s)ds)
with &(t) = ((n'00 — y)*/|0’m|?)(¢), (2.17) results in a concave quadratlc function:

2

T
V(0,x0) —A* = a(0) [w —(c+A)exp ( - Io r(s)ds)] -2

(2.18)
T T 2
= exp ( - L f(s)ds) [wexp (L r(s)ds) - (c-hl)} -2
Now, we can find the optimal A by solving the equation
=E[W(T;))] = E[X(T;1)] +(c+A) (2.19)
for A, where
T 3 T
E[X(T;M)] = xE[exp (Jo (r - §E> (s)ds — L pn'o(s)st)]
(2.20)
T T
= [w —(c+A)exp ( - J r(s)ds):| exp (J (r— f)(s)ds).
0 0
By (2.18), (2.19), and (2.20), the optimal values are
T T 2
(W5, T(V5 7)) = (c— wex%)(fo r(s)ds)’ (c— wexlTa(fo r(s)ds)) ) . (221)
exp ( [y &(s)ds) —1 exp ([, &(s)ds) —1

Remark 2.10. By following similar arguments above, or using martingale duality method
as in [2], one can show that when investor has no constraints (has direct access to the
market), the corresponding optimal values are

G rd)) = c—wexp (J) r(s)ds) (c—wexp ([] r(s)ds))’ .
’ €xp fo |6(s | ds) -1 exp(f0T|6(S)|2ds)_1 > .

where T(1) < T(A*;77) since fOT 10(s)|%ds > fOT (s)?ds, for any y >0 and 7 € I1y.

Hence, the optimal portfolio ¢( (/A> = —p(t)X(t) of the investor can be written as

$(t) =p(t) [(C+A*) exp ( - JTr(s)ds> - W(t)} >0, a.s., (2.23)

with

e = P (g £(5)ds) —wexp (Jy r(s)ds)

(2.24)
exp(f0 (s)ds) — 1

c
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CoroLLARY 2.11. For m € Ily and c > wexp(fOT r(s)ds), the efficient frontier for the in-
vestor’s terminal wealth is given by

(2.25)

(E[W(T)],Var (W(T))) = (C) (C—Wexp(foTr(s)ds))z).

exp [y E(s)ds) — 1
Remark 2.12. For one-dimensional constant parameters case, the functional T'(A*;7) =
(c— wexp(fOT r(s)ds))z/(exp(fOTE(s)ds) —1) becomes (c — we'T)?/(exp((T) — 1), that is, a
convex decreasing (concave increasing, resp.) function of € (y/(u—r), ) (c € (we'T,
00), resp.).

2.2. Manager’s problem. Given the best response ¢”(f) of the investor to the portfo-
lio weight process 7, the manager’s own portfolio y”(¢) can be optimized by using the
standard duality methods taking the advantage of the market completeness. Some of the
following arguments and notation are also similar to the ones in [6].

By Corollary 2.5, the cumulative fee process is

o7 (1) = Lt Y™ (1) exp ( - Lur(s)ds>du — Lt yp()X™ () du (2.26)

for m € ITand X™ € L} (R"). Now, setting

T T u
VR (t) & E?[J d(l)”(u)} = yE?[J exp < - J r(s)ds) ¢”(u)du], (2.27)

we get v (t) = yftT exp(— [ r(s)ds)p(u)EY [ X (u)]du.

Definition 2.13. Let v € LZr([R”), m € Iy, and let Wy = WX} be as in (1.5). Then,
(w, W} (T)) satisfy the static budget constraint for the manager if the condition

B [exp ( _ JT r(s)ds) WM(T)] < 07(0) + war (2.28)
0

holds. Also define the set of the admissible portfolio processes for the manager, denoted
by W7, as follows:

¥” = {y € L} (R") : the SDE (1.5) has a unique solution and (2.28) is satisfied}.
(2.29)

For a given 7 € ITy, and Ay > 0, we then define

VT () = wigg”E[(WM(T) )’ = 20 (E[War(T)] - cur)
(2.30)

= inf E[ (Wau(T) = (cur+0ae))”| = A3

Since Ay is independent of y, we first solve the following optimization problem.
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Minimize E[(Wp(T) — (cp + Aum))?] over v € W™, or equivalently, maximize E[U
(Wu(T))] subject to E[H(T)Wp(T)] < v7(0) + wy, where U(x) = —(x — (cp + Am))?
is a quadratic concave function of x with inverse marginal I(y) = (U")"'(y) = —(1/2)y +
(cm + Aur). By martingale duality arguments, the necessary and sufficient conditions for
the optimality are Wun(T) = I(@QH(T)) for some & > 0 such that v7(0) + wy = E[H(T)
WM(T)]. So, the optimality condition is

W(T) = —%&H(T)Jr (cat+Awt) (2.31)

so that v (0) + war = —(1/2)@E[H?(T)] + (car + Ay )E[H(T)]. Therefore, we obtain

(em +Am) E[H(T)] = (v™(0) + wy)
E[HX(T)] ’

a=2 (2.32)

(0) +wn — (em+Am)E[H(T)]
E[H*(T)]

W) = & H(T)+ (ca + Aa). (2.33)

Before we find the optimal portfolio ¢ = ¥/(1y), we compute v” (¢).

LemMA 2.14. The processes v™(t) = E{ [ftT yd(u, X (u)) exp(— [ r(s)ds)du), and X (t) satis-

fies

V(t) = —X(t)(exp (JTyp(u)du> - 1), 0<t<T, (2.34)

T T
X(t) — _ cexp ( fO g(”)du) — wexp ( — fO r(u)du) exp ( _ JTV(M)dU> + W(t)

exp (Jy &(u)du) — 1
(2.35)

Proof. The identity (2.35) follows from (2.2) and (2.24). The discounted process Yﬁ sat-
isfies the SDE dX(t) = X(t)[yp(t)dt — p(t)n’a(t)dB ()], 0 < t < T, with the unique so-
lution

X(t) = xpexp (Jz (yp - %f) (w)du — Jtpﬂ’a(u)dBO(u)>. (2.36)

0 0

Hence, by (2.36) and Fubini’s theorem,

T
VT (t) = _J yp ()X (£)E2 [ P~ (VDO dy = pr'adB () gy
! . (2.37)
= —X(t){ yp(u)ejtuyp(s)dsdu.
t

The result then follows from the identity LT yp(u)el vdsdy — (el yplwdu _ 1), O

As a corollary, we obtain the market value of the expected accumulated fees.
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CoroLLARY 2.15. Form € Iy,

exp(fOTyp(u)du> -1 < ( T ) )
7(0) = - du|—wl. 2.38
O e (1 ) J, raodu) = (238)

THEOREM 2.16. Let m € Iy, Ay = 0, a*(Ay) = 0, and W}\}(T) be as in (2.33). Then the
process Wy, (t) defined by

Wi (BAu) = EX[WE (T3Am) ] — v (8) (2.39)
is the discounted wealth process for the manager that satisfies
dW (1) = exp ( - J(:r(s)ds) (yodt +yiyodBY(1)), 0<t<T,  (240)
with W1(0) = war > 0. Moreover, the optimal portfolio is
i = g(00')’1aG(t)efrT('g(s)‘LMSWSH(t) —pOrOX() (! P9E 1) (2.41)

Proof. Note that the expressions in (1.5) and (2.40) are equivalent with W (t) = Wy (%)
exp(— [y r(s)ds). For yy € ¥, (1.5) implies that

W (t)exp ( - Ltr(s)ds) - yﬂgb(u)exp ( - Lu r(s)ds) du (2.42)

is a square integrable martingale with respect to PY. In particular, with ¢ = T, we obtain
the identity

T T
Wt(T)e I rilds _ J ye WO (1) duy = +J e BrOdsy () dB(u),  (2.43)
0 0

where, by Clark-Ocone formula, yy satisfies

¢ T T u
e o r(s)dso.’v/M(t) _ E? |:Dt (WM(T)C Jo r(s)ds _ JO ye Io T(S)ds¢(u)du>:| (2.44)

and Dy is the Malliavin derivative operator with respect to the Brownian motion B (we
refer the reader to the sources by Nualart [11] and @ksendal [12] for the technical aspects
of Malliavin calculus). We have, by (2.31) and the chain rule of the Malliavin derivative,

Di(Wy(1)) = S"Di(H(T)) = SH(T)6(1) (2:45)
so that

EY[De(War(T)e 1 70%)] = &=k (1) R [H(T)]

. . (2.46)
- %effo 2r()dsg(p) el 1061 ds 7, (1)
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holds. Moreover, by using the properties of Malliavin derivative operator on integrals and
applying Fubini’s theorem,

T
E? [Dt L ye~ j‘]u’(‘)"k(p(u)du]
T
- E?[ _ yL el r(s)dsp(u)DtX(u)du]
t T u
= —pe B p (1) | plwEle Xl (247
t

t T u
=ye~ I r(s)dspo./ﬂ(t)x(t) J p(u)eff yp(s)dsdu
t
= ¢ Brp(e) o/ m()X (1) (e 9% 1),

For 7 € Iy and « > 0, it follows from (2.44), (2.46), and (2.47) that

e~ Iy V(S)dsa’v/M(t) _ %e, jOTZr(s)dse(t)ef,T IG(S)\ZdSZO(t)
(2.48)
t T
_ e*for(s)dsp(t)o.rn(t)x(t) (eff yp(s)ds _ 1)

which implies that ¥/3;" coincides with the expression in (2.41).
Now, we will show that the process Wy, defined in (2.39) satisfies (2.40), with v = /57"
asin (2.41). By the identities (2.31), (2.34), (2.39), and (2.41), we get

AWy =d(E [ Wi (T;0)] - o™ (1))
= - e s (el 100Pdz (1)) + (X (1) (el 4 1))

— —ypX (t)dt+ { %eftT(‘o(S)‘z_zr(s))dse_ RS (1) — (el wp(wdu 1)pn'07<(t)}d3°(t).
(2.49)

On the other hand, it is not difficult to check that the right-hand side of (2.40) coin-
cides with (2.49) when v = ¥5;". O

Now, the optimal Ay in (2.30) maximizes Vi (Ay) = E[—U(WM(T;AM))] — A3 by La-
grange duality theorem, or equivalently, satisfies the condition E[W(T))] = cp. Either
way, we get

5 euE[H(D)]" ~ (war +v"(0)) E[H(T)]
M = 2
E[H>(T)] - E[H(T)]

(2.50)
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which reduces to

e = o+ ) xp ([ r(9)d) _ eXP(J Tf(s)dS) T
exp(]o [6(s) | ds)— 0 exp<f0T|9(s)|2ds)—
(2.51)

in the deterministic coefficients case, where
T
A =exp ( - J r(s)ds) M — WM. (2.52)
0

Then, by (2.32) and (2.50), the corresponding Lagrange multiplier & is

. szE[H(T)] — (wp +07(0))
E[HX(T)] - E[H(D)]’

— (wpm +07(0)) exp (fOT r(s)ds)
d
( r(s) s) o (foT 66) |2ds> T (2.53)

A —v™(0)
exp(fo |6(s |2ds>—

21’ s)ds)

CoroLLARyY 2.17. For i € Iy given, the optimal terminal wealth and the optimal portfolio
of the manager are given by

Y T A —07(0)
W (T) = — d Zo(T Au)s
w(T) exp(J'0 r(s) S) exp(f0T|9(s)|2ds>—1 o(T) + (cm +Am)

0T A-v"(0 = T16(s) 2 ds [ r(s)ds " yp(s)ds
(1) = 7o )(|2)d) (00') 1 a0Z(t)el 109 dsehrOds _pm(1)X (1) (el 094 — 1),
exp( [y |0(s)|%ds)—
(2.54)
respectively.

2.3. Optimal fund portfolio. In the rest of this section, we assume 7 € Iy and let A
be as in (2.52). Then, the manager’s optimal fund portfolio choice problem becomes
minimizing the value function Vj; = E[— U(WM(T;AM))] — A3, over Iy

A2 ~
Va2 inf VI = inf E[("‘ y ) HZ(T)] _A2 (2.55)

nelly rnelly
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Now, by (2.50)—(2.55), straightforward computations show that

~rda 2 ~
Vo= inf L gl -, - inf {Gargricry @ -]
21 r(s)ds) (250
exp (2], r(s)ds 2
= f3(07(0)—-A)¢,
exp(foT|9(s)|2d5>—17ireln{(v ©-2) }
which attains the minimum value 0 when
T
V"(0) = A = cpexp ( - J r(s)ds) — W (2.57)
0

Hence, an optimal portfolio 77 € Il is characterized by the condition (2.57) in the
deterministic coefficients case if this identity is attained by some 77 € 1.

Remark 2.18. An optimal solution to (2.56) in the set IT; minimizes the cost functional
(v™(0) — A)? which is not guaranteed to vanish. Numerical schemes (e.g., vector opti-
mization techniques) would be used to obtain such a solution. Note also that the optimal
o™ and A are zero when (2.57) holds. This implies that W7 (T) = ¢y, by (2.31), meaning
that the value function V) in (2.56) is zero. To summarize, we have the following.

COROLLARY 2.19. A fund weight process i € Il is optimal if and only if

7 = argmin (v”(0) — A)’
Iy

(2.58)

In particular, v*(0) = A if and only if Vay = 0 (no risk for the manager). In this case,
Wy (T) = cp with an optimal portfolio

R T T
Yy (t) = —prX(t) (exp (L yp(s)ds) - 1) = ¢(t,X(t))ﬁ(t)<exp (L yp(s)ds) - 1>.
(2.59)

If 37 € I satisfying (2.57), then by Corollary 2.15, we get the nonlinear equation
T
du) — 1 g
A=0v"(0) = exp (Jo yp(uT) u) |:cexp ( - J r(u)du) - w]. (2.60)
1—exp (= Jy §(u)du) 0

Writing the dependence of £(-) and p(-) on 7 in (2.60) explicitly, we are looking for a
solution to the nonlinear equation

exp ([7y((x' 06— y)/10'71?) (w)du) — 1 T 9
1—eXp(—foT((n’ae—y)2/|a'n|2)(u)du)[CeXP< Jo r(”)d”) W]‘A (2.61)

for 7. In general, numerical methods should be used to get a solution (among possibly
multiple solutions) to this equation. We will show the existence of the solution in the
constant coefficients case.
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Remark 2.20. Note that v7(0) is a linear increasing (decreasing, resp.) function of ¢ (w,
resp.), for any ¢t € [0, T).

LemMa 2.21. Assume that all the parameters of the model are constant and n = 1. Define
v(m) = v7(0) as a function of m € R. Then v(r) satisfies the following:

(a) v is a continuous function of m € (y/(u—r),00) = {mr € R:p >0},

(b) limﬂ_.(y/(ﬂ_r)y U(T[) = 09, limﬂqw U(ﬂ) =0,

(c) v is strictly positive on (y/(u — ), ),

(d) dv(m)/dm < 0 (a strictly decreasing function of ) on [2y/(u — 1), 0).

Proof. The claims (a)—(c) are clear. For (d), see Appendix C. O

Remark 2.22. Lemma 2.21 assures that for any A >0, 37 € (y/(p—r),00) with v(m) =
A when all the parameters are constant. Hence there is always a solution to (2.61) in
(y/(u—r),00), for n = 1. If v is also monotone in (y/(u — r),2y/(u —r)), this solution is
unique.

THEOREM 2.23. Let n = 1 be given and let all the parameters of the model be constant. Then,
for any A >0, there exist at least n constant portfolio weights in I1y such that (2.61) holds.

Proof. Let A >0be given. When n = 1, the existence of a solution in the interval (y/(y—r),
oo) follows from Remark 2.22. When # > 1, the problem can be reduced to the one-
dimensional case as follows: for each i = 1,...,n, consider weights of the form = (7i(1),
...,m(n))’, where (i) € (y/(ui — r),0), and 7'(j) = 0 if j # i. Then we have

ey((ﬂ"’aﬂfy)/la’n"lz)T -1

i\ _ —rT _
V) = o= (@ b—p/le )T (ce w)
(2.62)
WO o PEOIT
= 1 Z @O n/lel (W ()T (ce™™ —w),

where 0; is the ith row of the matrix o. Since (i) — r >0 and |o;| >0, for each i = 1,...,#,
(2.61) reduces to the one-dimensional problem

N eV pu@d=r)/1aiPp)T _ 1
NE — — (ce
1-— e (P(I"(’) r)/\a,\p) T

T ) = A, (2.63)

by (2.62). It is easy to see that v(n’) = f(n'(i)) and f satisfies the identities in Lemma
2.21. So there is a solution 7'(i) € (y/(ui — ), ) of (2.63), for each i. This implies that
there are at least n solutions of (2.61). O

Remark 2.24. 1f the manager’s target wealth level ¢y is too large, then any solution 7/ (i)
may be close to y/(u; — r) with a relatively large value of v(7'(i)), by Lemma 2.21(b).
Moreover, if the manager had an increasing concave utility function, an optimal fund
weight 7 maximizes v™(0), as in [6], even though the investor has mean-variance prefer-
ences. However, 7 still does not maximize after-the-fees Sharpe ratio p. Indeed, an opti-
mal 77 could be very close to y/(i — r) or may not exist in this setup (e.g., when v(r) is
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monotonically decreasing). So the “practical” constant fund weights would be bounded
away from y/(y — r) satisfying p” > L > 0, for some L.

Example 2.25. Let w = 100, ¢ = 115, r = 0.05, p=0.20,0=0.35y=0015T=1,cy =
235, and wy; = 200. Then 7 is a root of the function

T
F(p) =v(p) - (cMeXp ( - J r(S)dS> - WM)

0
(2.64)

£(0.015)(((0.15)p—0.015)/(0.35p)*) _ |
1 — ¢~ (0.15p—0.015)2/(0.35p)?

= (%0115 - 100) —(235¢79% —200),

v(p) is strictly decreasing on (y/(u —r),c0) = (0.1,00) and so is F(p), with a unique zero
at p* =~ 0.1409787 (see Figure 2.1). Recall that the risk for the manager is zero. The risk
for the investor is

o (115-100e0%5)°
F(P ) T p(0.15p*~0.015)2/(0.35p*)> _ |

~ 6232.4513 (2.65)

which is quite larger than the minimum variance (115—100e%%)2/(exp((0.15)2/(0.35)%) —
1) = 483.45 if the investor had direct access to the risky asset, as indicated in Remark 2.10.
It is essential that the manager invests in the stock market for her own portfolio to achieve
zero overall risk. Straightforward computations show that (see Appendix C) the man-
ager’s wealth process with ¢ = 0 and Wj(0) = wpr > 0 is given by

p . ce —w (1 e ppost
Wiy (1) =e"| wy +yp ot Le ppoB(t) jy (2.66)
so that
E[WE(1)] = ¢ [ wyy +y——— 1 ) 2.67
[ M( )] < M yp(y—r)—y ( )

The p value that solves for E[W}&(l)] =2351is p ~0.1399 < p. By Monte Carlo simu-
lations (100 000 simulated paths) and uniform Euler discretization (with 250 points on
[0,1]), the variance Var(Wf}(l)) is computed approximately as Var(W}&(l)) ~ 3.0561 >
0.

Example 2.26. Now, consider three-dimensional generalization of Example 2.25 with a
vector of appreciation rates y = [0.20 0.15 0.18]" and a diagonal volatility matrix o
with entries g1, = 0.35, 02, = 0.25, and 033 = 0.30. Then, by Theorem 2.23, the follow-
ing fund portfolio weights result in zero risk for the manager: 7! = [py 0 0],
m2=[0 p, 0], 7*=[0 O p3]" with p; =0.1409787, p, = 0.2112526, and p; =
0.1626966. Actually, there are many other solutions which could be obtained by assign-
ing arbitrary weights for one or two components and computing the remaining one(s)
numerically. For instance, if the manager is seeking an optimal portfolio weight of the
formnm=[p —0.1 0.05]",then p =0.16385 is the proportion of the first stock of such
a fund portfolio.
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Figure 2.1. The graph of the nonlinear function F for Example 2.25.

2.4. Financial interpretation, extension to multiple managers. In a single manager
framework, the manager has full access to the stock market. By observing the response
of the investor to the possible fund strategies, she can choose an optimal fund portfo-
lio from her perspective. By (2.59), for each dollar that investor keeps in the fund at
time ¢ (the dollar proportion invested in each stock in the fund is 7;(¢)), she invests
m(t)(exp(yftTp(s)ds — 1)) dollars for each stock i, for i = 1,...,n, in her own portfolio.
Note that, provided 7(t) is feasible for the investor, some of the 7;’s are allowed to be
negative indicating short selling of such stocks. In the constant coefficients case, she can
find a constant feasible fund portfolio weight 7 and a hedging portfolio y for her own
investment so that the target wealth ¢y is always achieved with zero variance.

The set of feasible fund weights depends on the fee rate y. Therefore, the optimal 7 de-
pends on y, too. Our numerical simulations for Example 2.25 indicates that the optimal
fund portfolio proportion 77(y) is a linear increasing function of y in the one-dimensional
constant coefficients case, as in Figure 2.2. However, the value function T(7(y),y) stays
constant (independent of y > 0 and is equal to 6232.4513) for the optimal strategies, sim-
ilar to the results in [6]. Therefore, it does not matter which agent decides the fee rate.
For a heuristic discussion of these results, see also Appendix C.

In general, the risk for the investor increases with ¢, by Remark 2.12. In the one-
dimensional constant coefficients case, it is an increasing function of ¢y if v(p) is mono-
tonically decreasing on (y/(u — r), ), by Remarks 2.12 and 2.22 and Lemma 2.21. More-
over, the ¢ and ¢y values compete with each other. So, when the manager increases her
target level ¢, the investor should decrease ¢ to maintain the same level of the risk. Other-
wise, he will face a higher level of variance due to a decrease in the optimal fund portfolio
weight 7. In this case, he would be paying management fees for a fund primarily con-
sisting of the risk-free bond. This fact implies that in a single manager framework, the
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Figure 2.2. The optimal fund portfolio weight versus fee rate.

manager can take advantage of the investor as being the strategic leader and the only ser-
vice provider. However, the case of multiple managers would allow the investor to benefit
from a competition among various managers using the identity (2.25). This fact can be
expressed by the following general result in a multidimensional setting.

TaEOREM 2.27. Consider K managers in the financial market model given in Section 1.1
and let 71; be an n-dimensional feasible optimal fund portfolio weight for the manager i,
i=1,...,K. Then the investor will choose the manager j to minimize his risk if

T r .
J & (s)ds = max {J f”"(S)dS}- (2.68)
0 0

1<i<K

Proof. For any feasible weight 7, the risk Var(W(T)) of the investor is inversely propor-
tional to the quantity fOTf (s)ds, by (2.25). Hence minimizing Var(W(T)) amounts to
maximizing fOT &(s)ds over . [l

When the fund portfolio proportions 7 are further restricted to the ones satisfying
p(-) > L >0, the risk for the investor is bounded above as described in Remark 2.24. Al-
though this setup can be generalized to include managers with increasing concave utility
functions, those managers would not contribute to the competition due to a lower level
of fOT &(s)ds. We have then the following result in the one-dimensional case.

Tueorem 2.28. Consider a financial market with one risky asset and one investor whose
target terminal wealth is ¢ > we'T. Assume also that
(i) all the parameters are constant and are such that the function v given by (2.61) is
monotone decreasing on (y/(u —1),);
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(ii) there are K managers with mean-variance preferences and with target terminal
wealth levels cy, such that Ay, = cye™" —wy, >0, for i =1,...,K, and Ay, >
Ap, = - -+ = Ay (known by the investor);
(iii) there is one manager ((K + 1)st one) with increasing concave utility function.
Then each manager i = 1,...,K has a unique optimal fund weight 7t;, with y/(u—r) < <
m < -+ < 7k, and the investor will choose Kth manager to minimize his risk. No optimal
weight Tix 41 exists for the manager K +1 on (y/(p — 1), ). However, ix+1 = y/(u—1) +€,
whenever Il = [y/(u—r)+€,D], where € and D are positive constants with D >y/(u—r)+e€.

Appendices

A. The viscosity solution to the H]JB equation (2.7)

LEmMA A.1. For v > 0, define the function I(v) = av + (1/2)Bv> with > 0. Then 1(v) is
minimized at v = (—a/B)* with the minimum value (V) = —(a?/2B)1 350}

By Lemma A.1, the expression inf g~ {¢(7' 08 — y) vy + (1/2)¢?|0' 7[? vy } is minimized
at¢ = (—((n'00 — y)/|0’7|?)(vx/vxx))" that indeed characterizes an optimal portfolio for
the investor when 7 € Il¢, as shown in the proof below.

Proof of Proposition 2.3. We first consider the quadratic trial function

a(t)xZ) (t>x) € Rl:
v(t,x) = (A.1)
A(t)-x2) (t>x) S RZ:
with v(T,x) = x? as a candidate for a viscosity solution of (2.7), where the sets
Ry ={(t,x):xp(t) <0,0<t< T},
(A.2)

Ry ={(t,x) :xp(t) >0,0<t< T}

are the regions, where ¢ is nonnegative and negative, respectively; whereas R; is the
boundary between R; and Ry: Rs = {(t,x) : xp(t) = 0}.
Plugging the trial function (A.1) into the HJB PDE, we obtain the linear ODEs

a+Q2r—-8&a=0, a(T)=1,
) (A.3)
A+2rA=0, A(T)=1,

with the solutions as in (2.8): A(t) = exp([." 2r(s)ds), a(t) = A(t) exp(J," (=&)(s)ds). The
sets Ry and R, can be written as Ry = Ry 1 UR;; and R, = Ry; U Ry, where

Ry ={(tx):x<0,p(t)>0,0<t<T},
Rip={(tx):x>0, p(t) <0,0<t< T},

(A.4)
Ry ={(t,x):x>0, p(t) >0,0<t< T},

Ryy ={(t,x):x<0, p(£)<0,0<t<T}.



Coskun Cetin 19

Then a(t)x* and A(t)x? satisfy a(t)x* € CY2(Ry), A(t)x*> € CY(Ry,1) N CY2(R,5). The
HJB equation in R; is

ax* + rx(2ax) + gzlg {(/5(7[’0‘9 - y)(2ax) + %¢2 |o"7[|2(2a)}> =0, (A.5)

where {¢(n'00 — y)(2ax) + ¢*|0’7|*a} is minimized at ¢ = —((7'06 — y)/|0’'7|*)(t)x =
—p(#)x with the minimum value —a((7'06 — y)*/|0"7|?*)(t)x* = a&(t)x>. So, the left-hand
side of (A.5) is (a+ 2r — &)x* which vanishes by (A.3). Hence, the function v!(t,x) =
a(t)x* is a smooth solution to the HJB equation in R;. Similarly, it is easy to see that
the function v2(t,x) £ A(t)x? is a smooth solution for the HJB equation in R, and R, ,
separately.

For the boundary region between R; and R,, we have xp(t) = 0. Substituting x = 0 in
v! and v? and noting the boundary conditions v!(T) = 0 = v*(T), we get, as a function of
t, v!(t) = 0 = v*(t) and therefore v;(£,x) = 0 and v.(t,x) = 0 = v2(¢,x) on the boundary
between R;; and Ry, and hence between R, and R;, showing that v € Cb! on these
boundaries. However, v ¢ C"2 since v.. = 2a # 2A = v2,. A similar result can be ob-
tained on the boundary region with p(¢) = 0, that is, between the regions R,; and R,
and regions Ry, and R;. It is not difficult to prove that v is both a viscosity subsolu-
tion and a viscosity supersolution of the HJB equation satisfying the boundary condition
v(T,x) = x*. Hence v(t,x) defined by (A.1) with coefficients as in (2.8) is a viscosity so-
lution to (2.7) when 7 € ITy. Moreover, the SDE (2.3) with ¢ given in Proposition 2.3 is
a linear SDE with a unique strong solution. The proof of Proposition 2.3 is then follows
from verification theorems for viscosity solutions. See, for example, [5, 14]. See also [9]
for a similar application with no shorting constraints. O

B. Proof of Proposition 2.8

In this part, we discuss the optimization problem
V7 (s,x(M) = gbng]” (s,x(A);9) (B.1)
>

for fixed A = 0, using the martingale duality approach. Given the quadratic utility func-
tion U(x) = —x? and 7 € [T with p™(-) > 0, we have

V7™ (0,x0) = —supE[U(X}”P)]. (B.2)
¢>0

Now, we introduce the following processes: B(t) = B(t) + fot 5(s)ds and Z(t) = exp(—
(1/2)f0t 10(s)|2ds — [N 0(s)dB(s)), where 0(t) = pa'n(t) = (7’06 —y)/|o'm|*)o’ 7 (t). We
also define an equivalent probability measure PasP(-) 2 E[1(-)Z(T)]. Then by checking
the Novikov condition (see [8], e.g.) for both Band X, itis easy to see that when 7 € Tl
with p7(-) >0, B is an n-dimensional Brownian motion under 13, Zisa martingale under
P, and the discounted process X (-) £ X(-)/So(-) is a martingale with respect to (§,ﬁ):
dX(t) = ¢’ 6dB(t), 0 < t < T, with X(0) = x < 0, and ¢(£) = ¢(£)/So(t).
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Now, by (B.2) and the fact that X is a (E , 13) martingale, it suffices to solve the following
optimization problem:

maximize E[U(X7)]  subject to E[X(T)] = xo over . (B.3)

Let I(-) be the inverse of the marginal utility function: I(y) £ (dU/dy)~'(y) = —y/2.
Then a standard application of martingale duality to utility maximization yields that the
optimal terminal condition is given by

o aZ(T)
X(T) = I( ), B.4
(T) So(T) (B.4)
where @ is a Lagrange multiplier such that the static terminal condition holds:
> X(T)] [ (&Z(T))Z(T)] . [ZNZ(T)]
=E —E|I = —aE . B.
o= E[ 5 So(1) ) oy | = T L asic) (52)

Since E[ZX(T)] = exp(J, 8(s)|2ds) = exp( [ £(s)ds), we get &= —2xpexp(fy (2r — €)(s)ds)
>0 from (B.5). Then (B.4) implies that

R T
X(T) = xpexp (L (2r — f)(s)ds) SZO((?)

= X( exp (LT (r _23£> (s)ds — JOT 5(s)dB(s)>.

Proof of Proposition 2.8. By the duality arguments, X (T) given by (B.6) is optimal with

supE[U(X2)] = B[ - X3(T)] = —Zexp (jfm : f)(s)ds) 8.7)
o}

so that V(0,x) = x2 exp(fOT(Zr —&)(s)ds). Now, by direct verification, (2.3) with X, = xg
and $(t) as in (2.16) becomes dX; = X;[(r — &)dt — pn’ 0dB,] with the unique solution

x?f = xpexp (Lt (“—235) (s)ds — Lt 5(5)st) (B.3)

and the terminal value X7 = X7. Clearly, X% <0and $ >0a.s.on [0,T] and (/; ceau. 0O

C. Proofs of some lemmas and claims

(i) Computations in Example 2.25. The manager’s wealth process with y = 0 satisfies
AWy (t) = (Wyr+y¢)dt = (Wyr —ypX(t))dt, 0<t<1, (C.1)

so that

1 r 1
wh) = (wM - J pr(t)dt> =e" (wM +yp cle e*?j J e_(3/2)5t_”1"’3(”dt). (C.2)
0 - 0
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Then, with p = (u —r)/a?p — (y/0?p?),

et —1

WM+YPMJ —ftdt =e" WM+)’7_W
§—1 0 plu—r)—

(ii) Proof of Lemma 2.21(d). The function v(p) can be written as v(p) = f(p)(ce™ ™" —w)
with f(p) = (e?PT —1)/(1-e ~€(P)Ty and ce'T — w > 0. We have

& Lb-r 1
E[Wn(1)] :er<WM_ypuJ E[[e-(/2kt-ppabls ]dt>
0
(C3)

df (p) _ Ty(dp( p)/dp)er?®T (1 — e tP)T) — (eVP -1)(dé(p /dp
dp (1—etmT)?

(C4)

Note thatp >0and & >0on (y/(u—r),),dp(p)/dp <0,and dé(p)/dp > 0on [2y/(u—7),
). So the numerator of df (p)/dp is always negative on [2y/(u —r), ) and v is strictly
decreasing there.

(iii) Heuristics for financial interpretation. For small values of y > 0, the function f(p)
can be reasonably approximated by using the first-order Taylor approximation as f(p) =

(p)/&(p) = y/(pa® —y). Hence v(p) =~ (ce™"T — w)(y/(paf —y)) and the equation
(ce”"T = w)(y/(paf — y)) = A has a unique solution p* = y(ce™"T —w)/A > 0 which is
increasing with y. Moreover, the value function I in Remark 2.12 is

(ceT—w)’  e¥(ce” T —w)" e(ce” —w+A)’
K\ _ ~ —
[(p*) = ety 1 &(p*) - 02 (C.5)

which is independent of y > 0. For Example 2.25, these approximations yield p* =~ 0.1399
and ['(p*) =~ 6524.9.
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